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Abstract In this paper, an H* output feedback con-
troller is developed for a class of time-delayed MIMO
nonlinear systems, containing backlash as an input
nonlinearity. Particularly, a state observer is proposed
to estimate unmeasurable states. The control law can
be divided into two elements: An adaptive interval
type-2 fuzzy part which approximates the uncertain
model. The second part is an H-based controller,
which attenuates the effects of external disturbances
and approximation errors to a prescribed level. Fur-
thermore, the Lyapunov theorem is used to prove sta-
bility of proposed controller and its robustness to ex-
ternal disturbance, hysteresis input nonlinearity, and
time varying time-delay. As an example, the designed
controller is applied to address the tracking problem
of 2-DOF robotic manipulator. Simulation results not
only verify the robust properties but also in compari-
son with an existing method reveal the ability of the

S.H. Mousavi

School of Electrical and Computer Engineering, Shiraz
University, Shiraz, Iran

e-mail: s.h.mousavi65 @gmail.com

B. Ranjbar-Sahraei (<)

Department of Electrical Engineering, Science and
Research Branch, Islamic Azad University, Fars, Iran
e-mail: b.ranjbar @ieee.org

N. Noroozi

Young Researchers Club, Najaf Abad Branch, Islamic
Azad University, Isfahan, Iran

e-mail: noroozi @shirazu.ac.ir

Published online: 27 September 2011

proposed controller to exclude the effects of unknown
time varying time-delays and hysteresis input nonlin-
earity.
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1 Introduction

In the last two decades, significant developments have
been made in the theory of nonlinear feedback con-
trol. One of the traditional schemes for nonlinear
control and almost the most efficient one is feed-
back linearization method. However, in this control
method, the exact model of the system is assumed to
be known to maintain sufficient control performance.
To overcome this restrictive assumption, many control
schemes based on intelligent techniques such as adap-
tive fuzzy systems have been developed, which makes
an approximation of the unknown parts of the model
[2,7,23,32].

Generally, adaptive fuzzy controllers are catego-
rized as direct and indirect approaches. In the direct
one, an adaptive fuzzy system is applied to approxi-
mate the controller [15, 30]; on the other hand, in the
indirect scheme an adaptive fuzzy system is used to
approximate only the unknown parts of the model [24,
30].
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In principle, most of uncertain nonlinear systems
might consist of noisy measurements and distur-
bances, while type-1 fuzzy approximators are proved
to have some weaknesses in modeling and approxima-
tion of such uncertainties, as they use crisp rules [18,
29]. In an interval type-2 fuzzy logic system, to over-
come this weakness, a collection of fuzzy antecedents
and consequents of the rule-base are used in exchange
for the type-1 crisp ones. Wide range of applications
of type-2 fuzzy logic systems shows that it can be used
when circumstances are too uncertain to design exact
rules, such as when training data is corrupted by noise
[1,5, 14, 19, 20, 25].

While approximating the unknown parts of the
model, some approximation errors and bounded ex-
ternal disturbances emerge. To eliminate the effects
of these approximation errors and the bounded exter-
nal disturbances various robust methods such as vari-
able structure [21, 22] and Hy, [31] techniques have
been applied. Lin et al. [15] designed a direct MIMO
Hy state feedback adaptive interval type-2 fuzzy con-
troller to handle the training data, which was corrupted
by noise and rule uncertainties. They proposed an Hy
tracking technique to attenuate the effect of match-
ing error and external disturbance to an arbitrary de-
sired level. Hsiao et al. [9] proposed an interval type-2
fuzzy sliding-mode controller for a class of linear and
nonlinear SISO systems. The proposed controller was
a combination of the interval type-2 fuzzy logic con-
trol with Sliding Mode Control (SMC). Moreover, Lin
et al. [16] proposed a Fuzzy Neural Network (FNN),
based on the adaptive interval type-2 fuzzy systems,
in which the modeling errors can be eliminated for a
class of SISO time-delayed nonlinear systems. How-
ever, in practice, another main issue is input nonlin-
earities, which can degrade the performance of prac-
tical system and even worse may lead to instability of
closed loop systems. The main contribution of this pa-
per is to handle the mentioned practical limitations.

Hysteresis is an interesting phenomenon that oc-
curs in a wide variety of physical systems (e.g., piezo-
electric actuators and electromagnetic devices [10,
28]). Moreover, control of such systems is still a chal-
lenging open research topic in the literature [6, 11, 26].
As a mathematical description, the output of a hystere-
sis operator at time instant ¢ depends on the input value
at the same time (¢) and some history values of input
and output. This main property of hysteresis leads to a
complicated behavior. To represent this behavior, vari-
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ous models of hysteresis such as Preisach [3], Bouc-
Wen [11], Prandtl-Ishlinskii [4], and backlash [34],
have been proposed and several adaptive techniques
have been designed to address these uncertain nonlin-
ear control problems [6, 11, 26, 34].

In this paper, an observer based Indirect Adaptive
Interval Type-2 Fuzzy (IAIT2F) output feedback con-
troller is proposed for a class of MIMO hysteretic sys-
tems which contain time varying time-delay.

The main features of proposed controller are listed
as following:

— This paper employs an observer to estimate state
variables.

— Two interval type-2 fuzzy systems are applied to ap-
proximate the unknown parts of the model.

— An H-based controller is designed to attenuate
the approximation error and external disturbances
to a prescribed level.

— It is assumed that the control input is affected by a
backlash-like hysteresis operator.

— The controller stability is proved in the presence of
unknown time varying time-delays.

To the best of authors’ knowledge, this is the first
report of proposing a robust control technique for a
MIMO nonlinear system containing both backlash-
like hysteresis and time varying time-delayed dynam-
ics.

The rest of this paper is organized as follows:
Sect. 2 presents the problem formulation. Section 3
introduces the interval type-2 fuzzy logic systems.
State-observer and the control design are discussed in
Sect. 4. Simulation results are included in Sects. 5 and
6 provides the concluding remarks.

2 Problem formulation

Consider a class of MIMO nonlinear time-delayed
systems, described by

¥ = fir(x0) + fiax(@0). x(r — T(®)))
+ 3 gl (x0) Plujl@) — d;.
j=1
i=12,....m (1)

where P denotes the backlash-like hysteresis opera-
tor, x = [xl,)'cl,...,x?,...,xm,fcm,...,x,r,,’"]T e R
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Fig. 1 Backlash-like hysteresis

is the state vector, u = [u, ..., um]? € R™ is the in-
put, y =[y1,..., ym]T € R™ is the output and d; rep-
resents the disturbance term. Moreover, rq, ..., r,, are
the subsystems relative degrees and 7 (¢) is a time vary-
ing time-delay which satisfies the following relations:

(1) < 70, (2
()<t <. 3

Remark 1 A backlash-like hysteresis operator w (1) =
P[v](¢) can be described by [26]

dw_

d
iy (cv—w)+B1—u, 4)

dv
dt dt

where v € R is the control input, «, ¢ and B; are some
arbitrary constants which satisfy ¢ > 0 and ¢ > Bj.
The explicit solution of (4) can be derived as

(1) =cv(1) +z(v), )
where
2(v) = [wo — cvple *WTIsEn®

u
+ efotvsgn(v)/ (B — C]eaisgn(v) de. 6)
vo

The model characteristic is shown in Fig. 1 for in-
put signal v(¢) = 6.5sin(2.3¢) and @ = 1, ¢ = 3.1635,
B; =0.345 and w(0) =0.

Using (5), the system dynamic in (1) can be rewrit-
ten in the following form:

Y = fi(x0) + fia(x(@), x(1 — T (1))

+ i (x)uj (1) + g (x(0)z ) — d;

j=1
i=1,2,....m 7

where

8ij = cgij- (®)

It is assumed that f;1(x(¢)) and g;;(x(#)) can be
written as

Fil(x(®) = fitno(x(®)) + Afir (x(0)

)
8ij (x(0)) = gijuno (x(D) + Agij (x(1).

In the above equations, fi1 o (x(¢)) and g;j no(x(2))
are the known nominal parts and Af;i(x(¢)) and
Ag;ij(x(t)) represent the uncertain nonlinearities of
fi1(x(#)) and g;;(x()). Equation (1) can be expressed
in a normal

X; = Aix; + Bi[ fir (x(0))
+ fia(x(0), x(1 — T(1)))

(10)
+Gi(x(0)u + Gi(x()) Z(u) — d;]
y,'=CiTL<, i=1,2,....m
in which Z(u) £ [z(u1), z(u2), . .., z(um)] and
o1 --- 0 0
Ai — . . . N ) Bi _ : ’
00 0 1
O O O O ri Xri 1 rixl

Cl =110 0lixr,.
Gi(x(1) = Gino(x(D)) + AG; (x(1)),
Gin, (x(®) =18i1,n0s -- -
AGi(x(1) =[Agit, - ... Agim],

G} (x) = gy -

, &im.nols

s 8im)-

Using (9) and (10), it can be concluded that (1) can
be rewritten in a compact form as

&= A+ B[Foi(x(1) + AFi (x(1))
+ F(x®),x(r — (1)
+[Go(x(1) + AG(x (1)) |u (11)
+G'(x(1)Z(u) —d]

y=Clx
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with notations, defined as

For(x(0) = [ fitmo (x0)). .., fntao(x®)]"
AF (x(0) = [Afn (). ... Afui (x))]
Fy(x(®), x(t — (1))
=[fi2(x®). x(t —z®)) ...,
fu(x@. x(t —0))]"
Go(x(1) = [GLuo(x(). ... G (x()]",
AG(x(1) = [AG1(x(®)), ..., AGu(x(®)]",

G'(x() =[G} (x(0)..... G, (x)]"
A =diag[Ay,..., Ayl

B =diag[By, ..., Byl,

C =diag[Cy, ..., Cnl,
d=1[di,...,dn",

and following assumptions are held.

Assumption 1 The matrix G (x(z)) is invertible.

Assumption 2 The function vector F>r(x(7),
x(t — ©(2)) satisfies the following inequality
IRl <a|x@)| + B[ x(t — )] (12)

where « and § are unknown constants.

Assumption 3 K, and K, are chosen such that for
given positive definite matrices Q1 and Q», there exist
positive definite matrices Py and P, which satisfy

(A-BKL) P+ P{(A—BKL)=-0, (13)

and

{ (A=K, CHYT P+ Py (A=K, CT)==02 1y

P,B=C

which concludes to the satisfaction of Hurwitz crite-
ria by (A — BK¢T) and the SPR criteria by [A —
K,CT,B,Cl.

Consider y,;, = [Yim, Yom» - - -
reference signal and define

y Ymm]T as the desired

-1 m—11T
id:[ylma--wyg;; )»“-vymma-“’yr(nrm )] :
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Fig. 2 Interval type-2 fuzzy set (IT2FS)

The control problem is to design a control law
which forces the system output to track the reference
signal y,,.

Assumption 4 The desired trajectory x, is continuous
and differentiable.

Assumption 5 There exist a constant £ for every com-
pact set U C R” such that

|G'(x(®)| <t vxeU. (15)

In the next section, a brief introduction on inter-
val type-2 fuzzy logic systems will be presented, and
Sect. 4 introduces the proposed control scheme.

3 Interval type-2 fuzzy logic system

Fuzzy Logic Systems (FLSs) are known as the uni-
versal approximators and have various applications in
identification and control design. A type-1 fuzzy sys-
tem consists of four major parts: fuzzifier, rule base,
inference engine, and defuzzifier. A type-2 fuzzy sys-
tem has a similar structure, but one of the major differ-
ences can be seen in the rule base part, where a type-
2 rule base has antecedents and consequents using
type-2 Fuzzy Sets (T2FS). In a T2FS, a Gaussian func-
tion with a known standard deviation is chosen, while
the mean (m) varies between m| and m;. Therefore, a
uniform weighting is assumed to represent a footprint
of uncertainty as shaded in Fig. 2. Because of using
such a uniform weighting, we name the T2FS as an
Interval Type-2 Fuzzy Set (IT2FS).

Utilizing a rule base which consists of IT2FSs, the
output of the inference engine will also be a T2FS,
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Fig. 3 Main structure of an

interval type-2 FLS Fuzzy

Crisp Input - Inpm
F uz:ﬂﬁer

(IT2FLS)

and, therefore, we need a type-reducer to convert it to
atype-1 fuzzy set before defuzzification can be carried
out. Figure 3 shows the main structure of an interval
type-2 FLS.

By using singleton fuzzification, the singleton in-
puts are fed into the inference engine. Combining the
fuzzy if-then rules, the inference engine maps the sin-
gleton input x = [x1, x2, ..., x,] into a type-2 fuzzy
set as the output. A typical form of an if-then rule is

=1if xy is F] and x5 is F;; and - - -and x, is F,

then G' (16)

where ﬁ,ﬁ s are the antecedents (k =1,2,...,n) and
G' is the consequent of the ith rule. The sup-star
method is chosen among various inference methods
and the first step to evaluate the firing set for ith rule

is
Fl@) = [ Tug o0 (n
k=1

As all of the F/'s are IT2FSs, so F/(x ) can be writ-
tenas F'(x) = [f'(x) f'(X)] where

fra)=Twg 00, (18)
k=1
(x;) = ]_[;LF, (o). (19)

The terms Fi and [ Fi are the lower and upper
— Tk

membership functions, respectively (Fig. 2).

In the next step, the firing set F/(x) is combined
with the ith consequent using the product #-norm to
produce the type-2 output fuzzy set. The type-2 output
fuzzy sets are then fed into the type reduction part. The
structure of type reducing procedure is combined with
the defuzzification procedure, which uses Center of

Type-2 Fuzzy

Crisp Output
Output
e || (g
\ | Type-1 Fuzzy
\ Output
- S Type-Reducer
Rule-Base

0 ¥ Y, X

Fig. 4 Computing right and left centroids for an IT2FS

Sets (COS) method. First, the left and right centroids
of each rule consequent is computed using Karnik—
Mendel (KM) algorithm [17] as shown in Fig. 4. Let
us call it [y; y,].

The firing sets F'(x) = [/ (x) f'(x)] computed in
inference engine are combined with the left and right
centroids of consequents, and then the defuzzified out-
put is evaluated by finding the solutions of the follow-
ing optimization problems:

M
— k
nw= i (Zy,f @) / ;f (&)), (20)
. ko . @1
(@) = P (Zy,foc) / Zlf(@) @1)

Define flk (x) and f,k (x) as the functions that are
used to solve (20) and (21), respectively, and let

M
Ho=fw / PR ALES
k=1
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and

M
¥@=ﬁ@/2ﬁ@;
k=1

then (20) and (21) can be rewritten as

M M
n@=2ﬁﬁ@/2ﬁ@
k=1 k=1

M

yrEF ()
k=1

=6/ &) (22)

and

M M
Y@ =) 3w / DBFALEY
k=1 k=1

M
=) WEw
k=1

=0,&,) 23)

where

£ =[5 EE® M W]

and

£ =6 E @MW)

are the fuzzy basis functions, and

0,0 = [y @) @y @]

and

6,(x) = [y @) y2 @) - yM )]

are the adjustable parameters.
Finally, the crisp value is obtained by the defuzzifi-
catin procedure as

1 1
Y@ = (@ + @) =50 §W +6,§ )
1 T
=70"6@), 24)

where 0 = [0 671" and & = [&] £T]".
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4 State-observer and controller design

In order to propose two fuzzy approximators based on
interval type-2 FLS, the unknown functions Af;1 (x(¢))
and Ag;;(x(¢)) can be approximated as:

fax®105) =076 (x(@) i=1,...,m, (25
8ij(x(D10g,;) =0y &2(x() i, j=1,...,m. (26)

Therefore, AFj(x(¢)) and AG(x(¢)) can be ap-
proximated in a compact form as

Fi(xle1) = (x®)" e, @7
and
G(x(1)162) = (x(1)" O, (28)
where

O = [9f1,9f2,...,9fm]T € R,

9g11 lem
Or=| : .. 1 |ermrm
ngl ggmm
0p, =1015,,027,,...,0,1€ RP,
O, =015, 024, Opg,; 17 € RY,

F(i(t)) = dlag[S] (i(t)), L& (i(t))] e Rmpxm,
(,0(1(1‘)) = diag[éz (1(1‘)), R Sz({(t))] e RMpxm.

Consider the adaptive state observer as

i = Ak + B[Fy1 + F1(2101) + (Go + G(21©2))u

— Uint — Ug — s + Ko (y — CT %)

1

+ = Bho(y — CT3), (29)

[\

y=c’

|>=<>

, (30)

where u and u;, s denote the fuzzy controller and ro-
bust controller, respectively. In addition, u, and u; are
designed as compensation control signals. K, is cho-
sen according to Assumption 1. Moreover, fo is up-
dated by the adaptation law

fo =0y — 7|, @31
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Applying (11) and (29), the observer error dynamic
¢ =x — X can be calculated as

é=(A—KoCl)e+B[(AF — Fi) + (AG — G)u

+G'(x(1)) Z(u) + tting + g + 15 —d]

1A T

+ B| F, — EGOC el. 32)
Definition 1 The minimum approximation error is de-
fined as
02 AF(x(0) - F1(2(0)|©})

+[AG(x()) - G@(m@;‘)]u (33)

with @f and ©5 defined as the optimal coefficients,
and

CH 4 argmin[sup” )2 (i(t)|@1) — AF ({(t))
€82

], G4

©3 = argmin[sup| G (£(0161) — AG(x())[]  (35)
6re82)

where £21 and £2, are proper compact sets defined as
21={01 eR™ | |O1] < D1}, (36)
2, ={@, e R"*" | ||©,|| < D}. (37)

Definition 2 R is defined such that R~! > 2,021 to
guarantee the existence of solution for the Riccati
equation

(A—KoCT) Py + Po(A—KoCT)+ 05
-1 1 T
—2C(R ——1I|C" =0, (38)
202
in which p is a selective weight.

Using Definition 1 and notations @1 =0 — 6"
and @ = @, — ©,*, (32) can be rewritten as

é=(A—KoCT)e+ B[I'2(1)O1 + (¢ 2(1)O2u
+G'(x()) Z ) + tting + ttq + us + o —d]
1, T
+B(F2—50C"¢e). (39)

Now, consider the following control and adaptation
laws:

u= [é(i(t)l@z) + Go]_l[— Fy (2()]01)

— For + 7 + KLé + wing + ug + us

1A
— 590()’ — CQ)}, (40)
i =—R~'CTe, (41)
ug =—CTe||Yull, (42)
us = KL P’ (43)
—nIE@)CTe
if {{1©1]| < Dy} or
{1©1]| = Dy and
o= O/r@mCce=0} (44)

Proj(—y1 ' (£(1))CTe)
if {||@]| = D; and
O r'&m)CTe <0}

-2 ()CTeu”

if {{l©1]| < Dy} or

{Il®2]l = D, and
=41 thre@E®)Cleu’ ®T) >0}} (45)
Proj(—y29E()CTeu”)

if {||@;|| = D, and

tr(9E)CTeu’ ©,7) < 0}

where y1 > 0, y» > 0 are selective adaptation gains,
&= x, — X is the tracking error and

Proj(—y1 I'(£(1)CTe)

=-—nlEmn)CcTe
R O

erywr Cle——, 46
+ 0] il (2()) PN (46)

Proj(—y2¢(£())C" eu”)

=—19p(20)C eu”
+t(yp(R0))C e’ ©,7) ”(?2”2 . (47

2

The following theorem shows that the designed
controller guarantees the stability and robustness of
closed loop system.

Theorem 1 Consider a class of MIMO systems as
shown in (1) and assume that only output variables are
measurable. If Assumptions 1,2, 3,4, and 5 are satis-
fied, the control and adaptation laws (40)—(45) guar-
antee the global stability and robustness of closed loop
system, i.e., X, X, e, €,u € Lo and the following H*
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criterion will be satisfied:

1 TAT /A 1 r T H7
—/ € ngdt+—/ e’ Qhedt
2 Jo 2 Jo
,02 T
§V(0)+7/ (w—d) (w—d)dt (48)
0

Moreover, if (w —d) € L?, then it can be concluded
that é,e € L.

Proof From (6), it can be easily proved that [26]

. ¢— B .

Iim z(u;) =— , i=1,2,...,m, 49)
xX—00 o

. ¢— B .

Iim z(u;) = , i=1,2,...,m. (50)
xX——00 o

Therefore, regarding Assumption 5, (39) can be
rewritten as

é=(A—KoCh)e+ B[ (21)|61)
+ (07 (RO + tin + g +us —d'] (51

in which d’ =d — G'(x(t))Z(u) is a bounded un-
known term.

By defining y,, " = [yim"", yam', - ., Ymm'™ ], the
following relation can be achieved:
é=Ax,+ By -3, (52)

and with regard to (52), applying (40) to (29), leads to
the tracking error dynamic

é=(A—BKL)e—KoCe. (53)
Let us define a Lyapunov function as

1 1
V= EéTPlé+ EgTPzg

t
+-r f (" Me() + T () da
=11 Ji—z ()

| S . U (6T
+—0+—06TIée, + —u(6160,), (54)
2% 0 2y ! 2y (0202)
in which
b = 6o — ;. )

Time derivative of V is computed as:

@ Springer

y L.r T ~
V< 5¢ [Pi1(A— BK¢)+(A— BKc)' Pi]e

—éP1K,CTe

+ %QT[(A —K,CT)Py+ Py (A—K,CT) e

+e' PZB[FT(i(r))@l +oT (2(1) Oou
1A T
+ (@ —d) + tinf +us +ug + F2 — EQOC e

Y .
+ =7 (leo ] + 201
—y (et —t@)| +]é(t — r0)])
1 x4 | I
+ —000) + —O1" O
I 14!
1 A

+ —tr(@zTéz). (56)
V2

Regarding Assumption 2, we have
IRl <a|x@] +B]x(t —c®)]
= Rl <ale®]+a|e@ | +allYnl
+Ble(t —=@)] +Blé(r —@)]
+ Bl Yml- (57)

Using Young’s inequality [13], it can be concluded
that

e’ PBF, < %(oﬂ +82)| e PB|’
2 A~ 2 2
+y(led]”+ e |+ el —z®)]
+]e( =) ?) + el 1Yull  (58)

where y is a positive constant. According to Assump-
tion 3 and by using (57), (56) can be simplified as

V< —%éTQlé— %gTng—éPlKoch
+e" BBIT (£(0)01 + ¢ PBo" (2(1))O2u
+e" PB(w—d) + e’ PyB(uing + us + 1q)
+ (e[ + Je®])

14 5
+ 17 (e + Jeo])

1A
—~ EeochcTﬁ le" |1l
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2 2
+ (@ + 8] |
14
1~ =« | 1 Ao~
+ —0bo+—01" 01+ —t(02' ©y). (59
Yo 4! 2
For the sake of simplicity by defining 67 24 (o +

2
B%), and using (41)—(43), (59) can be rewritten as

o1, ,

V= —§€T|:Q1 - <V+ 1 i/rl)i|§
1

- EgT[Qz— <y+ 11/11)}2

—_Tcé(éo —03)CTe+e" P,BI'" (2(1))6,

2
+@T&B¢Wﬂwk%u+%4w—wTw—d)

1~ =« | 1 N oo~
+ —6fo+ —6," 01 + —tr(027 )
Yo Vi V2

—i—,oz(w—d)T(a)—d)]. (60)

Substituting adaptation laws (31), (44), and (45)
into (60), results in

. Ly o 1o p? T
VS—EE Qlé—EE Q2£+7(w—d) (w—d).

(61)

Integrating the above inequality from r =0 to T
yields to

1

1 T T
V(T) - V(0) < ——/ §TQ’1§dt——/ el Qhedt
2 Jo 2 Jo

;02 T
+—/ (- (w—d)ydt (62)
2 Jo

as V(T) > 0, the following Hy, criterion is obtained:

1 (T 1 (T
—/ éTQiédtJr—/ e’ Qhedr
2 Jo 2 Jo

o2 [T
§V(0)+7/ (w—d) (w—d)dt. (63)
0

If (w — d) € L?, then by using Barbalat’s lemma
[12], it can be proved that the error trajectories of dy-
namical model (53) will asymptotically converges to

the origin, Therefore, the signal x(¢) of system will
track the reference signal x (7). [l

Remark 2 The preceding theorem is also valid when
fir(x(®)) and G;(x(¢)) (i =1,2,...,m) in (10) are
completely unknown. In this condition, Fp; and Gy
of (11) will be assumed to be equal to zero and it
can be concluded that (27) and (28) will approximate
AF1(x(t)) and AG(x(t)) of (11) completely.

Remark 3 To overcome the singularity of
[G(E0)1©2) + Go]

in (40), different methods such as projection algorithm
[8], and exchanging

[G(21)1©2) + Go]

for its regularized inverse, have been proposed [27].

5 Simulation results

In this section, to illustrate the validity of the proposed
TAIT2F controller, tracking problem of a robotic ma-
nipulator is simulated in three subsections. In Sect. 5.1
Case 1, the tracking problem of a robotic manipulator
with 2-DOF is simulated, and the results are compared
with the type-1 fuzzy controller proposed by [24]. In
Sect. 5.2, the same control law is proved to be effective
while considering time-delayed dynamic of the manip-
ulator and the results the comparisons with the type-1
fuzzy controller of [24] is presented, also. Finally, a
backlash-like nonlinearity is added to the control in-
put of the robot in Sect. 5.3 and it will be proved that,
the proposed control law is robust to this kind of input
nonlinearities and the superiority of our method com-
pared to the proposed method in [24] is illustrated.
All the simulation results are implemented within
MATLAB software and with the step size of 0.01.

5.1 Case 1

Consider a robotic manipulator as shown in Fig. 5.
To propose a dynamic model for this robotic manip-
ulator, base on [24], following equations are written:

(6'1'1>=<M11 M12>_1{(u1)
42 My My us
[ —hg2 —h(G1+q2) ) (4
Coar ™) (@)} e
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<V

Joint A

Fig. 5 Robotic Manipulator with two DOF

where

M1 = ay + 2a3 cos(q2) + 2a4 sin(q2),

M2 = M3 = az + a3 cos(q2) + a4 sin(q2),
My = an,

h = a3 sin(g2) — a4 cos(q2)

and

ay =11 +mile + Lo + melee” +meli?,
ay = I, +melee?,

a3 = melilce COS S,

as = melilee siné,.

To run the numerical simulation of the manipulator,
the constant parameters are chosen as

mp=1, me =2,
Ii=1, 1,=05  l,=06
I,=0.12, 1,=025 &, = %.

Now, to adapt (64) to the general form proposed in
(10), consider the notations

y=Iq1, 1", u=1lur,url’,

x=[Q1,fl1,Q2,C’12]T,

(65)

@ Springer

" (—ht}z —h(gi +6]2)> (41)
hq: 0 @)’
-1
g1 812 My M
G X) = = .
@ <g21 822) <M21 Mzz)
Then the state space form of dynamic equation (65)

can be written in the form of

X1 =x
X2 = fi(x) + gruxuy + gro(x)us +d,
X3 =Xx4

. 66
X4 = f2(x) + g1 (Xu1 + gn@uz +da (66)
y1 =X
2 =X3.

In following tracking simulations, the reference tra-
jectory is defined as y,, = [sin(z), sin(z)]” .

To solve the Riccati equation (38) and obtain the
robust controller (41), R is computed by R = 2p%I
where p = 0.04 and adaptation gains are given as yy =
2,v1=5and y, = 15.

In order to choose the initial conditions of fuzzy
approximators, the interval type-2 fuzzy membership
functions are all designed as uncertain Gaussian func-
tions (Fig. 2), with variance o = 2. In addition, —0.5
displacement and +0.5 displacement from following
centers, are chosen for the left and right mean of each
membership function, respectively:

0f =0y =17x1,

O, =[0-741315]",
0o, =[-32603 -30]",
Oy =[-7-50-9051]",
O, =[-64061897]".

The observer and control gain matrices are given as

0 20 80 0
0 20 800 0
Ke=1s5 o | Ko=1"0 s0
5 0 0 800

Finally, the initial conditions of state equations and
observer states are selected as x(0) =[1,1,0.5, O]T,
£(0)=[1,0,0.5,0]7, respectively.

To illustrate system output trajectories and control
signals of the proposed method, results of proposed
controller compared to the controller of [24] are shown
in Figs. 6, 7, and 8.
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Fig. 6 Output state trajectories (y;, y2) tracking the reference
signals
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Fig. 7 Tracking errors (eq, €2)

Overall, the simulations show that the proposed
method performs well and the nonlinear system
achieves the desired tracking performance in presence
of parameter uncertainties. Comparing the type-1 con-
troller of [24] with our proposed method, both con-
trollers have similar performance, while as shown in
Fig. 8, our control scheme needs less control effort in
the first second of operation.

Moreover, it should be mentioned that the main ad-
vantages of our proposed controller compared to [24]
will be illustrated in next two subsections in the pres-
ence of time-delays and backlash nonlinearities.

30

----- Type-1
20 1
r Type-2
10F .
T 0 M
> 7
-0t B
20 q
-30 : :
5 10 15
Time(s)

)

Time(s)

Fig. 8 Control signals (u1, uz)

5.2 Case 2

In this subsection, the delayed behavior of manipula-
tor links is considered. Due to inertia effect this de-
lay is unavoidable [33] and it can emerge in differ-
ent forms, with time-varying property. Here, the time-
delay is considered as 0.04sin(¢), which is added to
the 4th state (i.e., velocity of 2nd joint) of (66). There-
fore, (66) can be rewritten in the form of

x1(t) = x2(t)
X2(8) = fix (@) + g x@)ur + gr2(x(1)uz +di
X3(1) = x4(t)
X4(t) = f2(x(t — 0.04sin(z))) + g21 (x())u;
+ g ()uz +d
yi(#) =x1(2)
y2(t) = x3(2).

(67)

In this subsection, all other parameters of control
laws are the same as Sect. 5.1. States trajectories,
tracking error signals and control inputs are shown in
Figs. 9, 10, and 11.

Based on Fig. 10, it can be seen that although
the proposed IAIT2F controller still retain its con-
trol performance, unpredicted tracking errors emerge
in the type-1 control scheme of [24]. In addition,
Fig. 11 illustrates that the proposed type-2 method
needs less control effort comparing with the type-1
method of [24].

@ Springer



S.H. Mousavi et al.

Time(s)

Time(s)

Fig. 9 Output state trajectories (y;, y2) tracking the reference
signals
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Fig. 10 Tracking errors (e, e2)

5.3 Case 3

Based on Theorem 1, it is proved that even in pres-
ence of hysteresis nonlinearities, system tracking per-
formance is guaranteed. Therefore, in this subsection
a backlash-like hysteresis as shown in Fig. 1 is added
to the control input. The parameters used in (4) are as
a=0.3,c=1,and B; =1.

To show the high robustness of proposed IAIT2F
controller compared to the type-1 controller of [24],
except including the backlash-like hysteresis, all other
simulation conditions are the same as in Sect. 5.2. Fig-
ures 12, 13, and 14 illustrate the results of compar-
isons.

@ Springer
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Fig. 11 Control signals (uy, us)

v,

Time(s)

il an

Time(s)

Fig. 12 Output state trajectories (y;, y2) tracking the reference
signals

As can be seen in Figs. 12 and 13, the type-1
method of [24] does not support the backlash-like hys-
teresis property of control input and it concludes to un-
desirable tracking errors. However, the proposed type-
2 method is completely robust stable in presence of
backlash-like nonlinearities and it can maintain sys-
tem robust stability with much less control effort.

5.4 Quantitative comparisons

In order to present a quantitative comparison of control
efforts and control performance among the simulation
results, Integral of Absolute Error (IAE) and Integral
of Absolute u(¢) (IAU) are used as the criteria and the
results of aforementioned three simulation case stud-
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Fig. 14 Control signals (uy, us)

Table 1 Quantitative comparisons of proposed IAT2F con-
troller with the type-1 method of [24]

IAE; IAE, IAU; 1AU,

Case 1 (Type-1) 0.17 0.19 63.7 31.7
(Type-2) 0.14 0.16 61 30

Case 2 (Type-1) 0.22 0.76 66.7 32.7
(Type-2) 0.15 0.18 62.0 30.5

Case 3 (Type-1) 0.38 1.99 71.9 359
(Type-2) 0.17 0.21 62.6 30.8

ies for both type-1 method of [24] and our proposed
IAT2F control scheme are presented in Table 1.

The numerical comparisons of Table 1 shows that
the proposed type-2 controller is robust to time-
delayed dynamic and input nonlinearities, while the
type-1 method of [24] cannot maintain its stability
in case of input nonlinearities and time varying time-
delays.

6 Conclusion

We presented an approach for controlling a class of
MIMO nonlinear systems containing input hystere-
sis nonlinearity, time varying time-delays, model un-
certainties, and external disturbances. The proposed
method is based on H® robust control technique and
fuzzy logic systems. The control input comprises an
adaptive interval type-2 fuzzy system which approx-
imates the uncertain model, and an H®°-based con-
troller, which attenuates the effects of external distur-
bances and approximation errors to a prescribed level.
Moreover, a state observer was used to estimate the un-
known states. Based on Lyapunov theory, we proved
the stability of the closed-loop system to ensure that
desired robustness always occur. Finally, the effective-
ness of the designed controller was illustrated through
the simulations and results were compared with an ex-
isting method.
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